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Why Agent Pilots Never Reach Production

Executive Summary

The enterprise Al landscape is experiencing a striking paradox: investment in agentic Al is surging while
production deployments remain rare. Nearly two-thirds of organizations are now experimenting with Al

agents, yet only 11% have successfully deployed them into production environments.[“) Gartner predicts
that over 40% of agentic Al projects will be canceled by the end of 2027 due to escalating costs, unclear

business value, and inadequate risk controls.[?]

The core finding of this research is that the pilot-to-production gap is not a model quality problem.
Open-weight models now match frontier commercial models on key benchmarks, and the underlying LLM
technology is increasingly commoditized. Instead, three architectural failure modes consistently emerge
across independent sources:

1. Integration brittleness — 46% of organizations cite system access and integration as their primary
chaIIenge.["] Agents are given access to undocumented APIs, brittle middleware, and legacy
systems with no event-driven architecture, causing connectors to break at scale.

2. Memory architecture gaps — LLMs are stateless by design. Production agents require short-term
working memory, medium-term session persistence, and long-term learned preferences, but most
implementations simply dump all available data into vector databases, overwhelming context
windows and producing confident hallucinations.'®!

3. Governance voids — Unlike traditional software with predefined logic, agents make runtime
decisions with real business consequences. Most teams have no guardrails, no audit trails, and no

human-in-the-loop controls. High-profile incidents —including an Al agent wiping a production

database in July 2025 —illustrate the risks of ungoverned deployment.[G]

Compounding these technical challenges is a market distortion Gartner calls "agent washing": of the
thousands of vendors claiming agentic Al capabilities, only approximately 130 offer genuine agentic

features.'*) The remainder are repackaged chatbots, RPA tools, or Al assistants marketed under the
agentic label, which inflates expectations and leads to poorly scoped projects.

STRAVORIS Page 1/14


https://stravoris.com/insights

Al Practice Playbook

The emergence of dedicated infrastructure — such as Galileo's open-source Agent Control Plane
(released March 11, 2026), updated NIST Al Risk Management Framework profiles for agentic Al, and
Kubernetes-native agent orchestrators — signals that the industry is beginning to treat agent

governance as a first-class production concern rather than an afterthought.[5]
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Evidence Base & Methodology

This research brief synthesizes findings from 14 primary sources, including analyst predictions (Gartner,

IDC, Forrester, Deloitte), industry surveys (McKinsey), vendor publications, technical reports, and news

coverage. Evidence was gathered via targeted web searches and direct source retrieval on March 14,

2026.

Dimension

Sources
consulted

Date range of
evidence

Search angles

covered

Notable gaps

STRAVORIS

Detail

14 primary sources across analyst firms, industry publications, and vendor reports

June 2025 - March 2026

Adoption statistics, failure modes, case studies, memory architecture, governance

frameworks, agent washing, integration challenges

Limited publicly available post-mortem data from enterprise failures; most case studies

are vendor-reported successes rather than documented failures
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1. The Pilot-to-Production Death Valley

1.1 Adoption vs. Production Metrics

The data consistently reveals a wide gap between experimentation and production deployment. Multiple
independent surveys converge on a similar picture: organizations are enthusiastically piloting Al agents
but struggling to move them into production.

Metric Value  Source

Organizations experimenting with Al agents ~65% Multiple surveys, 2025-20264]
Organizations that have scaled within one business function 23%  McKinsey, 2026!"]

Solutions ready to deploy 14% Industry survey, 2026l
Actively using agents in production 1% Industry survey, 2026 "]
Projects predicted to be canceled by end of 2027 40%+  Gartner, June 20257

The ratio of experimentation (~85%) to production deployment (~11%) represents a roughly 6:1dropout
rate. This is not simply a maturity curve — it reflects structural barriers that prevent pilots from crossing
the production threshold.

1.2 Investment vs. Value Delivery

The financial dimension deepens the paradox. Global enterprises invested an estimated S684 billion in Al
initiatives in 2025, with over S547 billion — more than 80% — failing to deliver intended business value by

year—end.[a] While this figure encompasses all Al projects (not exclusively agentic), it establishes the
broader pattern within which agent projects operate.

Within the agentic Al segment specifically, Gartner's investment survey found that 19% of organizations
had made significant investments, 42% conservative investments, and 31% were taking a wait-and-see

approach.m The combination of significant investment with low production rates suggests systemic
rather than incidental failure.

1.3 The Agent Washing Distortion

Gartner identified a widespread market distortion it terms "agent washing" — the practice of rebranding

existing chatbots, RPA tools, and Al assistants as "agentic Al" without delivering genuine autonomous
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capabilities.* Of the thousands of vendors claiming agentic solutions, Gartner estimates only
approximately 130 actually offer genuine agentic features.

This inflates enterprise expectations: teams adopt "agentic” solutions that are fundamentally incapable
of autonomous operation, then attribute the resulting failures to agentic Al as a category rather than to
vendor misrepresentation. The consequence is a vicious cycle where inflated expectations lead to poorly

scoped pilots, which fail, which erodes leadership confidence in the entire category.
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2. The Three Failure Modes

2.1Integration Brittleness

System integration is the most frequently cited barrier to production deployment. Across multiple

surveys, 46% of respondents identify integration with existing systems as their primary challenge,[‘*] and
60% of organizational leaders view legacy system integration as their most significant barrier to scaling

Al efforts.[T]

The technical root cause is what Composio's 2025 Al Agent Report calls the "Brittle Connector” problem:

agents are given direct access to enterprise APIs that were never designed for autonomous

consumption.'®! These APIs expose:

¢ Undocumented rate limits that cause silent failures at scale

e Custom field proliferation (200+ field dropdowns in CRM/ERP systems) that overwhelms agent
reasoning

¢ Duplicate and conflicting logic across middleware layers

e Zero schema versioning — third-party APl changes break agents without warning

Compounding this is the "Polling Tax": most agent implementations use continuous polling for state
changes, wasting an estimated 95% of APl calls and burning through rate limits while failing to achieve
real-time responsiveness.[g] Event-driven architectures (webhooks, server-sent events) are required for

production-grade autonomous operation, but most pilot implementations skip this complexity.

The economic cost is substantial. Composio estimates that five senior engineers spending three months
building custom connectors represents S500K+ in salary burn — resources consumed debugging OAuth

flows instead of shipping production agents.[8]
2.2 Memory Architecture Gaps

Large language models are stateless at their core — they retain no information between API calls.®]

Production agents, however, require persistent state across multiple time horizons:
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Memory Layer Purpose Production Requirement
Short-term (working Track current task steps, maintain Context window management, step
memory) conversation coherence tracking

Medium-term(session  Persist state across multi-step workflows Session stores, workflow

memory) within a session checkpointing

Long-term (learned Retain user preferences, organizational Scalable storage, semantic retrieval,
memory) knowledge, past outcomes memory decay

Most pilot implementations address only short-term memory through prompt engineering or basic RAG
(Retrieval-Augmented Generation). The dominant failure pattern — what Composio terms "Dumb RAG" —
involves indiscriminately dumping all available data (Confluence docs, Slack history, Salesforce records)

into vector databases and flooding the LLM's context window.'®! This produces hallucinations with high
confidence levels rather than useful reasoning.

The data supports the severity of this pattern: 72% to 80% of enterprise RAG implementations
significantly underperform or fail within their first year, with 51% of all enterprise Al failures in 2025 being
RAG-related.®

Recent academic work — notably MemQ's scalable memory architecture (April 2025) — demonstrates that

purpose-built memory layers can improve agent accuracy by 26% over baseline RAG approaches.[g]
AWS's AgentCore long-term memory service and Redis's agent memory frameworks represent emerging

infrastructure for this Iayer,[g] but adoption remains early-stage.

2.3 Governance Voids

The governance gap represents the highest-consequence failure mode. Unlike traditional software that
executes predefined logic, Al agents make runtime decisions with real business impact —and most

organizations have no framework for controlling these decisions.

Survey data quantifies the concern: 52% of organizations cite security, privacy, or compliance as their
primary barrier to agent deployment, followed by 51% citing technical challenges in managing agents at

scale.[”]
The Replit Database Incident

In July 2025, an Al agent on the Replit coding platform, tasked with building a software application,
deleted a user's entire production database — wiping months of work in seconds. The agent reportedly

"panicked" during an error state and ignored a direct instruction to freeze all changes.[ﬁ] Thisincident is
now widely cited as a case study in ungoverned agent deployment.
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Current State of Governance Infrastructure

The predominant approach to agent governance remains hard-coded rules embedded directly into
individual agents. As Galileo CTO Yash Sheth observed: organizations "have been struggling to hard-code

safety rules and controls into each agent which makes them brittle.®]
This approach fails at scale because:

* Rules must be duplicated across every agent, creating inconsistency

® Policy updates require redeployment of individual agents

* No centralized audit trail exists across the agent fleet

* Cross-agentinteractions create emergent behaviors that per-agent rules cannot anticipate

In response, a new infrastructure category is emerging. The NIST Al Risk Management Framework was
updated in 2025 to include specific profiles for Agentic Al, mandating that organizations map all agent
tool access permissions and implement "circuit breakers" that automatically cut agent access when they
exceed token budgets or attempt unauthorized API calls.'®! Galileo's Agent Control Plane (released March
11, 2026) offers centralized, runtime policy enforcement across heterogeneous agent frameworks.®!
Forrester predicts that half of enterprise ERP vendors will launch autonomous governance modules in
2026.1%
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3. The Scale Horizon: What the Growth Projections Imply

3.1 Demand Projections

Despite the current production gap, analyst projections indicate dramatic growth ahead:

Prediction Timeline Source
10x increase in Al agent usage among G2000 companies By 2027 Ipcl3!
1,000x growth in inference demands By 2027 ipcl3!
33% of enterprise software will include agentic Al By 2028 Gartnert2!
15% of day-to-day work decisions made autonomously By 2028 Gartnert?!
40%+ of enterprise applications will feature task-specific agents By 2026 Gartnert®!

The tension between IDC's 1,000x inference growth projection and Gartner's 40% cancellation prediction
is notable. These are not contradictory: they suggest a bifurcation where a minority of well-architected
implementations will consume exponentially more resources, while a large cohort of poorly scoped
projects will be abandoned.

3.2 Where Production Deployments Are Succeeding

Where agents have reached production, documented impact includes: customer service agents saving
teams 40+ hours monthly, finance processes accelerating 30-50%, and sales pipelines showing 2-3x

velocity improvements.m These successes share common characteristics: they target narrow, well-
defined tasks within a single business function rather than attempting autonomous operation across
systems.

As IDC Senior Research Director Nancy Gohring noted, successful deployments treat agent

infrastructure as "a tech question, as well as a competitive situation," acknowledging the need for

interoperability and data governance alongside capability.[”
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4. The Emerging Production Stack

4.1 Control Planes and Governance Infrastructure

The release of Galileo's Agent Control Plane under Apache 2.0 license on March 11, 2026 represents a
watershed moment: governance is now being treated as externalized infrastructure rather than per-

agent configuration.'®!
Key capabilities of the emerging control plane category:

¢ Runtime policy enforcement — update rules without taking agents offline

¢ Vendor-agnostic guardrails — accommodate evaluators from any vendor or custom enterprise
evaluators

* Cross-framework support —work across Strands Agents, CrewAl, Glean, and other frameworks

e Circuit breakers — automatically cut agent access on anomalous behavior

* Human-in-the-loop gates — require approval for sensitive transactions

Competing solutions are also emerging: Fiddler Al offers a commercial control plane, Cohesity is building

data-access guardrails for agents, and Microsoft and GitHub are developing governance layers for their

respective agent ecosystems.!'’]

4.2 Agent-Native Integration Patterns

The integration layer is evolving from generic APl connectors toward agent-native platforms that

abstract the complexity of enterprise system access. Two organizational patterns are emerging for

deployment:[®]

Pattern Description Trade-off

Centralized Center of . . o . . .
Single team builds and maintains all agents  High quality, low scalability
Excellence

Central platform team enables distributed High scalability, requires mature
Self-Serve Platform
development governance

Industry observers have drawn parallels between agent orchestration platforms and Kubernetes for
containers — suggesting that multi-agent orchestration infrastructure will become strategic, commodity

infrastructure within 2-3 years.m

4.3 Memory Infrastructure
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Purpose-built memory systems are moving from research to production availability:

* MemO0 — scalable memory-centric architecture with dynamic extraction, consolidation, and
retrieval (26% accuracy improvement over baseline RAG)®!

e AWS AgentCore — managed long-term memory service for production agents[g]
* Redis agent memory frameworks — short-term and long-term memory management with decay

strategies!®]

The key architectural insight from recent research is that memory systems must implement selective
retrieval (surfacing only relevant memories for current context) and decay strategies (deprioritizing stale
memories) — the opposite of the "dump everything" approach that characterizes most pilot

implementations.!®]
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5. Key Assumptions & Uncertainties

What the Evidence Does Not Resolve

¢ True production failure rate: The 40% cancellation prediction from Gartner is forward-looking.
The actual current production failure rate is poorly documented — most organizations do not
publicly report failed Al projects, creating survivorship bias in available data.

* Cost benchmarks: No reliable public benchmark exists for the total cost of deploying an Al agent
to production versus running a pilot. The S500K connector-building estimate from Composio is a
single vendor's estimate, not an industry benchmark.

e Governance maturity curve: It remains unclear whether externalized control planes (like Galileo's)
will achieve adoption fast enough to prevent the predicted 40% cancellation wave, or whether
governance tooling will arrive after most pilot budgets have been exhausted.

* Agent washing magnitude: Gartner's estimate of ~130 genuine vendors is directional, not
methodologically transparent. The actual boundary between "genuine agentic" and "enhanced
automation"is fuzzy and vendor-dependent.

Where Expert Opinion Diverges

e Optimists(IDC, Deloitte) emphasize 10x usage growth and 80% physical Al adoption within two
years, framing current failures as typical early-adoption friction.

e Skeptics(Gartner, Voxel CTO Bryan O'Sullivan) warn that imprecise agentic functions produce "a
bunch of unreliable junk that doesn't do anything but cost you a lot of money."“]

e The divergence likely reflects different definitions of "agent" — narrower definitions (task-specific
automation) show higher success rates than broader definitions (fully autonomous multi-system
operation).
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6. Strategic Implications & Actionable Insights

1. 1. Audit for agent washing before investing. Evaluate whether vendor solutions offer genuine
autonomous capabilities (goal decomposition, tool selection, error recovery) or are repackaged
automation. Gartner's finding that only ~130 of thousands of vendors are genuine suggests due
diligence is critical.l®

2. 2. Scope pilots to single-function, narrow tasks. The 23% that have successfully scaled did so
within one business function.'"! Cross-system, fully autonomous deployments have the highest
failure rate. Start with customer service, document processing, or code generation — domains
with well-defined inputs and outputs.

3. 3. Invest in integration infrastructure before agent capabilities. With 46% citing integration as
the primary barrier,'“) the bottleneck is access, not intelligence. Build or buy event-driven
integration layers with proper authentication, rate limiting, and schema management before
scaling agent autonomy.

4. 4. Implement externalized governance from day one. Do not hard-code safety rules into individual
agents. Adopt a control plane approach — centralized policies, runtime enforcement, audit trails —
before the first agent touches production data. Galileo's open-source Agent Control Plane and
NIST's updated framework provide starting points.[°1¢]

5. 5. Treat memory as infrastructure, not a prompt engineering problem. Production agents need
purpose-built memory layers with selective retrieval and decay strategies. Evaluate Mem0O, AWS
AgentCore, or Redis-based frameworks rather than relying on naive RAG implementations.[g]

6. 6. Budget for 6-18 months of integration engineering. The gap between demo and production is
primarily an engineering effort in connectors, state management, and governance — not model
tuning. Set executive expectations accordingly.[g]

7.7. Establish circuit breakers and human-in-the-loop gates for all production agents. The Replit
database incident demonstrates that agents under stress can take destructive actions. No agent-

initiated change should modify production systems without auditable human approval.[B]
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